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Superlinearly convergent PCG methods and
Helmholtz preconditioners for systems of
convection-diffusion equations

Tamés Kurics*

Abstract

The numerical solution of systems of convection-diffusion equations is
considered. The problem is described by a system of second order par-
tial differential equations. This system is discretized by Courant-elements.
The Preconditioned Conjugate Gradient iterative method is used for solv-
ing of the large-scale linear algebraic systems arising after the Finite El-
ement method discretization of the problem. Discrete Helmholtz precon-
ditioner is applied to obtain a mesh independent superlinear convergence
of the iterative method. A parallel algorithm is invented for the proposed
preconditioner.

Key words: conjugate gradient method, preconditioning, superlinear conver-
gence, mesh independence, numerical experiments.

1 Introduction

The conjugate gradient method is a widespread and efficient way of solving
nonsymmetric linear algebraic systems arising from discretized elliptic problems,
see the book [2] where an extensive summary is given on the convergence of the
CGM. When for elliptic problems the discretization parameter h tends to 0, the
required number of iterations for prescribed accuracy tends to co. The remedy
is suitable preconditioning [2], which sometimes relies on Hilbert space theory
[6], [11]. Moreover, it has been shown in [6] that the preconditioned CGM can
be competitive with multigrid methods.

The CGM for nonsymmetric equations in Hilbert space has been studied
in [4], [5]: in the latter superlinear convergence has been proved in Hilbert
space and, based on this, mesh independence of the superlinear estimate has
been derived for FEM discretizations of elliptic Dirichlet problems. The mesh
independent superlinear convergence results have been extended from a single
equation to systems in a recent paper [8] in the framework of normal operators in
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Hilbert space. An important advantage of the obtained preconditioning method
for systems is that one can define decoupled preconditioners, hence the size
of the auxiliary systems remains as small as for a single equation, moreover,
parallelization of the auxiliary systems is available.

The main goal of this paper is to summarize the theoretical result for systems
of convection-diffusion equations and to illustrate the efficiency of the precondi-
tioned conjugate gradient method with Matlab for smaller problems and flash
the possibility of an MPI parallel code using multiple processors.

The following type of systems are considered

1
—div(K;Vu;) + b; - Vu; + > Viju; = g; _
vt ) 2 Viu=g G=1,....0) (1)

Ulo0 =0

under the following
AssuMPTIONS BVP.

(i) the bounded domain 2 C R” is C2-diffeomorphic to a convex domain;

)
(ii) for all 4,5 =1,...,l, K; € C1(Q), Vi; € L>=(Q) and b; € C1(Q)V;
(iii) there is m > 0 such that K; > m holds for alli =1,...,1;

)

l
ij=1’

(iv) letting V = {V;;} the coercivity property

Amin (V 4+ V7T) — maxdivb; > 0 (2)

holds pointwise on 2, where Ay, denotes the smallest eigenvalue;
(v) gi € L*(9).

Remark 1 The applicable algorithms have been used for test equations defined
on a very simple domain and only for two-dimensional problems, i. e. N = 2.
Considering constant b; is another simplifier factor, therefore no numerical
integration is needed and the coercivity property (iv) has a simpler form

Amin (V+VT) > 0. (3)

Systems of the form (1) arise e. g. from the time discretization and New-
ton linearization of nonlinear reaction-convection-diffusion systems which occur
frequently in meteorological air-pollution models. We can write the considered
system in a short vector form using the corresponding n-tuples:

Lu=—-div(KVu)+b-Vu+Vu=g }
(4)

u‘ag =0



where

U1 g1 diV(Kl Vul) b1 . Vu1

U9 g2 diV(KQ VUQ) b2 . VU/Q
u=| . |,g=1] .1, div(KVu) = ] ,b-Vu = .

uy qi diV(Kl Vul) bl . Vul

The FEM discretization of (4) leads to a linear algebraic system
LhC = gh.

This can be solved by the CGM using a preconditioner. In this paper we consider
symmetric Helmholtz preconditioners

Siu; = — le(szuz) + niu; (Z =1,..., l) (5)

where 1; € C(Q2), n; > 0 are suitable functions. The n-tuple of elliptic operators
S and the corresponding matrix Sy, can be defined in the same way as previously,
so the preconditioned form of the discretized equation is

S}:thC:fh = S;lgh. (6)

2 The Preconditioned Conjugate Gradient Al-
gorithms

Now let us consider the operator equation
Lu=g (7)

with an unbounded linear operator L : D — H defined on a dense domain D,
and with some g € H, where H is an infinite dimensional complex separable
Hilbert space. We have the following

ASSUMPTIONS A.

(i) The operator L is decomposed in L = S + @ on its domain D where S is
a self-adjoint operator in H.

(ii) S is a strongly positive operator, i.e. there exists p > 0 such that
(Su,u) > pllul|®*  (u€ D). (8)

(iii) There exists ¢ > 0 such that R (Lu,u) > o (Su,u) (u € D).

(iv) The operator @ can be extended to the energy space Hg, and then S~1Q
is assumed to be a compact normal operator on Hg.



The energy space Hg is the completion of the domain D under the energy
inner product
<U’a U>S = <SU,, U> )

the corresponding norm |lul|g = /(u, u)g-

The generalized conjugate gradient, least square (GCG-LS) method is de-
fined in [1]. The full version of the GCG-LS method constructs a sequence of
search directions dj, and simultaneously a sequence of approximate solutions uy.
To construct the search directions, the definition also involves an integer s € N,
further, we let s, = min{k, s} (k > 0). Not all the previous search directions
are used to construct dg1, but every previous dj, are used for the construction
of the new approximative solution uy41, whereas the truncated algorithm uses
only the above-mentioned s+ 1 directions. In particular, if s =0 (GCG-LS(0))
then wg41 is the linear combination of the previous approximate solution wuy
and the previous search direction di. The algorithm of the full version for the
preconditioned operator equation

SlLu=f=81 9)

in Hg is as follows:

(1)  Let up € D be arbitrary, let rg be the solution of Sro = Luy — g;
do = —7rp; and zp be the solution of Szy = Ldp;

for any k € N : when uy, di, 7k, 21 are obtained, let

(2a)  the numbers oz,(cli)j (j=0,...,k) be the solution of
SN
> i (Szk—j, ze—1) = — (1, Sz—1) (0< 1 <k);
i=0

ko
(20)  upgr = ug + Y g idi—j;
7=0
K
(2¢) TEy1 =TE+ Zo 2k j;
j:

2d) Y, = (Lrier, 2n-g) [llzn—il3 (G =0, s8);

Sk
(2¢)  dpy1 = —Trp1+ 2 ﬁ](ck_)jdkfj;
=0
(2f)  zk41 be the solution of Szgy1 = Ldj41.

(10)
When symmetric part preconditioning is used, i. e. S = (L + L*)/2, a more
simple truncated algorithm is applicable, namely the so-called GCG-LS(0) (see
[4] for details), where only the previous search direction dj, and auxiliary vector
z) are used, so the previous ones do not have to be stored.



(1) Let up € D be arbitrary, and let
ro be the solution of Srg = Lug — g; do = —7o;

for any k€ N: when wuyg, dg, 7 are obtained, let
(2a) zj be the solution of Sz, = Ldj,

e = Sz, 2zk), k= —=- (rk, Szk) 3 (11)
2b
2c
2d) B = o (Lries, 2n) ;
2e)  dipt1 = —Trt1 + Brdi.

) Ukl = Uk + apdy;
)

Tk+1 = Tk + Qk2k;

(
(
(
(

Assumptions A imply that the operator of the preconditioned equation S~!L
has the form I+S~1Q, which is a compact perturbation of the identity operator,
hence the following convergence result (see in [5], [8]) is applicable.

Theorem 2.1 Let Assumptions A hold. Then the conjugate gradient method
applied for equation (9) yields for all k € N

llexllr a1 —1
( ) SE % E IN(ST'Q) | =0 ask— oo (12)
i=1

lleoll
where e, = up — u* is the error vector and M\ (S7'Q) (k € N) are the ordered
eigenvalues of the operator S™1Q.
3 Convergence results in H{(Q)

Let us consider the Hilbert space H = L?(Q)! with the inner product

1
<Uav>:/§2;%@

and define the operators L and S corresponding with (4) on the dense domain
D(L) = D(S) = D := (H*(Q) n HL())'

Now we would like to use the convergence theorem for this problem in the
space L2(Q)! by verifying that L and S satisfy Assumptions A. First, we prove
Theorem 2.1 using the truncated algorithm when S is the symmetric part of L.
Then we consider the full version (10) and prove Theorem 2.1 for problems with
constant coeflicients when the normality of the preconditioned operator in the
corresponding Sobolev space can be ensured.



First symmetric part preconditioning is considered, that is S = (L + L*)/2.
Since @ = L — S is antisymmetric, it can be shown easily, that the operator
S~1Q is antisymmetric in Hg, therefore it is normal automatically. Since we
have for u,v € D

l l
(Lu, V> = / Z (KZVU% . V’Ui + (b1 . Vuz)@) =+ Z Vijuj@ 5 (13)
Q

i=1 i,j=1

Using the divergence theorem and the boundary conditions

/Q(divb)uﬁz /m(b - V)uT da—/ﬂV(uﬂ)b = —/QV(W)b =

:_/Q(b-Vu)E—/QU(b'Vﬁ%

therefore we have the following form of S:

l l

— 1, . _ 1 _
<Sl.l7 V> = ‘/Q Z (KiVui -Vu; — §(d1V bi)uivi> + 5 Z (V;j + Vji)ujvi

i=1 ij=1
(14)
The operator S itself falls into the type (5) iff
1
Vij=—Vji (i#j) and = Vi~ 5(divh;). (15)

Proposition 1 Under Assumptions BVP and (15), Assumptions A are satis-
fied, therefore the preconditioned truncated CGM for system (1) converges super-
linearly in the space H}(Q)! according to the estimate (12) with the parameter
o=1.

Using the truncated algorithm can be beneficial, but it is a significant restriction
not having the freedom to choose the coefficients 7; of S in (5). For convection
term dominated problems large values choosen for 7; might compensate the
large b. Now let us consider the preconditioner operator (5) with arbitrary
nonnegative parameters 7;.

Proposition 2 Assume that K; = K € R, 7 =n€ R and b; =b € RN are
constants, V€ R is a normal matriz and suppose that Assumptions BVP
hold. Then the full version of the preconditioned conjugate gradient algorithm
(10) for system (1) with the preconditioning operator (5) converges superlinearly
in the space H}(Q)! according to the estimate (12).

The proofs for Proposition 1, 2 can be found in [8]. It is also possible to give
estimations for the value of ¢ in Proposition 2 using the Sobolev inequality.
Another important property, that one can give similar upper bounds in the
case of the discretized systems. It means that the upper bound for a matrix



equations consists of the eigenvalues of an operator, that is the upper bound is
independent from the given FEM subspace V},, therefore it is independent from
the mesh parameter h.

Besides the mesh independent superlinear convergence result, the advantage
of the preconditioning method (5) is that the elliptic operators are decoupled,
that is the corresponding matrix Sy, is symmetric block-diagonal, hence auxiliary
equations for the discretized system like S;,z;, = Lpdy, (step (2f) in algorithm
(10)) can be divided into ! parts and they can be solved simultaneously.

4 Numerical results

Several numerical tests has been done with simple two-dimensional test equa-
tions. The domain D is the unit square and K; = 1 that is the case of Laplacian
is considered for the principal part of (1). Let the convection term be a constant
vector, therefore divb; = 0. Let

0 1
bommaon v (S ).

For the sake of better lucidity, we write out the system according to these
parameters:
—AU1+%+UQ =0
(16)
—AUQ—F%—IU = g2
These parameters are satisfied the assuptions of the Propositions (n; = 0 have to
be used for the truncated algorithm), but lots of other cases have been checked

and we have managed to verify the superlinear convergence property even in
the cases when either V' is not normal or the b; are different.

Table 1: Results for system (16).

1/h

truncated algorithm full algorithm, §; = 8

| Itr. 32 | 64 | 128 32 | 64 | 128
11 0.0774 | 0.0776 | 0.0776 || 0.0636 | 0.0638 | 0.0638
21 0.0777 | 0.0780 | 0.0780 || 0.0624 | 0.0626 | 0.0626
3| 0.0802 | 0.0805 | 0.0805 || 0.0642 | 0.0644 | 0.0644
41 0.0777 | 0.0780 | 0.0781 || 0.0643 | 0.0645 | 0.0646
51 0.0720 | 0.0723 | 0.0724 || 0.0616 | 0.0618 | 0.0619
6 | 0.0663 | 0.0666 | 0.0667 || 0.0579 | 0.0581 | 0.0582
71 0.0617 | 0.0620 | 0.0621 || 0.0542 | 0.0545 | 0.0546
8 | 0.0587 | 0.0590 | 0.0590 || 0.0511 | 0.0514 | 0.0515
9| 0.0574 | 0.0576 | 0.0577 || 0.0489 | 0.0491 | 0.0491
10 | 0.0564 | 0.0567 | 0.0568 || 0.0482 | 0.0483 | 0.0483
11 | 0.0545 | 0.0552 | 0.0564 || 0.0497 | 0.0522 | 0.0554




The tables contain the values of

<|ek||L)”’“

leoll, /)~

therefore the numbers have to tend to zero in every column according to the
estimate in (12). Considering the rows, one can also verify the mesh independent
convergence property.

Using a parallel implementation for such problems is not necessary since the
matrix of the auxiliary equations has only two blocks in its diagonal. But if we
have more than 20 equations, it has turned out, that much better results can
be achieved using multiple processors. In [8] a simplified meteorological model
problem consist of 10 equations has been investigated. We have compared the
computational time of the direct solution of the equation and the preconditioned
conjugate gradient method.

Table 2: Computational time for a larger system
| 1/h | creating Sy, Ly, | Cholesky | iteration || direct solution | CGM |

8 0.0470 0.0470 0.5780 0.0150 0.6250
16 0.1090 0.0620 1.2350 0.3130 1.2970
32 0.4220 0.1880 3.9680 9.5780 5.8480
64 1.9070 2.3600 17.8120 177.7030 20.1720

The predictable result was that the PCG algorithm is much more faster
even without parallelization, when the mesh parameter is small enough, that
is the size of the matrices is large. A Matlab code was invented previously
for testing small problems, and the Cholesky decomposition was used at the
solution of the auxiliary equations instead of the obvious potential of a parallel
implementation. The results of the experiments with parallel algorithms will
appear in a joint work with Janos Karatson and Ivan Lirkov, which has been
submitted to the Sixth International Conference on Numerical Methods and
Application for publication.
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